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Bonpoc Ha ceronns:
«IKCIIepUMeHTAIbHBIN 0IX0 K 00ph0e ¢ TyI00aIbHOM OeHOCThIOY — 9TO 9TO?



Crapniit anekjor. Bmecro snurpada

EBpeit mpuxoauT K paBBUHY

— Pebe, y mens noxayT Kypbl. YTo menarn?

— Kuzgaii um 3epHO B Kpyr, IpeBapUTEIbHO €0 HAYCPTUB.

EBpeit nageprun Kpyr, cTajg KUAaTh B HETO 3ePHO, HO KYPBI BCE PABHO JIOXJIN.
Torma on omsaTh nputies K pebe:

— Yro genarn?

— Hapucyit kBajgpar u 6pocaii 3epHO B KBaJIpar.

EBpeit HapucoBas KBapat, cTaj OpocaTh B HETO 3ePHO, HO KYypPbl BCe PABHO
JTOXJIH.

— Yro genarsb, pede?

— Hapucyit Tpeyroipauk u 6pocaii 3¢pHO B TpEyTOIbHUK.

EBpeit napucosas TpeyrosibHUK u cTaj Opocars Tyaa 3epuo. Kypsl caoxjim
BCE.

— Pebe, Bce KypbI CJIOXJTH.

— 72Kanko, y MeHst ObLJIO ellle CTOJILKO WAEIH. . .



JoJisi HacesieHns 3a depToii abcoIFOTHOR OeIHOCTH

Distribution of people between different poverty thresholds, World
Poverty thresholds are all in ‘international dollars' at constant 2011 PPP prices. This means all figures account for

cross-country differences in price levels, as well as for inflation. Estimates rely on a combination of income and

consumption data (see sources for details).

7 billion
6 billion above 10$ a day

5 billion

4 billion

3.10 - 10$ a day
3 billion e ————

2 billion

4

1 billion
1.25-1.98 a day

0 below 1.25% a day
1981 1985 1990 1995 2000 2005 2010 2013

Source: World Bank CC BY-SA
Note: Estimates for high-income countries are included, but are not always comparable with those from other countries because of differences
between income and consumption data




o rpaMOTHOTO HaceJeHns pacTeT
Literate and illiterate world population
Population 15 years and older.
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B Pa3BUBaIOIUXCA CTpaHaX BCE €Ille He [MOJIHBII OXBaT HaYaJIbHBIM

obpazoBaHueM
Primary school enrollment

Estimated enroliment ratios for total population aged 15-64, primary education level. Estimates adjusted with
repetition ratios.
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1 HHU3KOE KadeCTBO IIKOJILHOI'O O6pa30BaHI/I§{

Students in grade 2 who can't read a single word, ca 2015 OurWorld

in Data
Percent of grade 2 students who cannot read a single word of a short text. In some cases estimates correspond to
selected regions and are therefore not necessarily nationally representative (see source for details).
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Source: World Development Report, Shortfalls in Learning (2018) CC BY-SA




XOTsl OBbI TIOTOMY UTO YUHUTEJs MPOTYIUBAIOT YPOKH

Percentage of teachers absent from school
Teachers are marked as absent from school if during an unannounced visit, they are not found anywhere on the
school premises. Otherwise, they are marked as present.
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Source: Bold et al. (2017)
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[Ipobsiema roJiojia He Takast OCTpasi KaK paHbIlle, HO BCE elle

Share of the population that is undernourished OurWerid
This is the main FAO hunger indicator. It measures the share of the population that has a caloric intake which is

insufficient to meet the minimum energy requirements necessary for a given individual. Data showing as 5 may signify

a prevalence of undernourishment below 5%.
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Source: UN Food and Agriculture Organization (FAO) OurWorldInData.org/hunger-and-undernourishment/ « CC BY-SA
Note: Developed countries are not included in the regional estimates since the prevalence is below 5%.
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[To Duresito — 6eJiHsAKKA OOJIBIIYIO JIOJIO JIOXOJIa TPATAT Ha eJIy

Share of consumer expenditure spent on food

Our[\g\lorld
in Data
The share of consumer expenditure spent on food products, measured as the percentage of total consumer

expenditure per person. This share includes only food consumed at home, and does not include expenditure on
alcoholic beverages or tobacco.
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OTJIbIXaTb

B 6eanpix crpaHax Ijioxoe 370pOBbE dalle MeIIaeT JIIAIM padboTaTh

Self-reported health problems (ages 30-49), 2017

Share of people ages 30-49 who responded yes to the question "Do you have any health problems that prevent you
from doing any of the things people your age normally can do?"
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Bbicokasi CMEPTHOCTH OT IIPUYUH, ¢ KOTOPBIMU HAYUUJIKCH OOPOTHCS

Share of deaths by cause, Sub-Saharan Africa, 2016
Data refers to the specific cause of death, which is distinguished from risk factors for death, such as air pollution, diet
and other lifestyle factors. This is shown by cause of death as the percentage of total deaths.
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Source: IHME, Global Burden of Disease CC BY-SA




HpI/I 9TOM He€ BCer'Jla HaXOJ AT JCHbI'M Ha HpO(l)I/IJIaKTI/IKy
Higher prices for preventive healthcare products lead to declining demand

Dots show product take-up rates at various price levels. These correspond to demand observed in policy experiments where
prices were changed exogenously.
The demand curves (i.e. the lines of best fit) give us an idea of how sensitive demand is to changes in prices.
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A Bpaum mpocTo mporyauBaiT pabory

Health provider absence rate (%), 2003

Providers were counted as absent if they could not be found in primary health centers for any reason at the time of a
random unannounced spot check (see source for further detail). Fieldwork was conducted between October 2002 and
April 2003.
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Source: Chaudhury, Hammer, Kremer, Muralidharan, and Rogers (2006), Missing in Action: Teacher and Health Worker Absence in Developing
Countries
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Hewmmoro tepmunosiornn

HquHHHO—CﬂeﬂCTBeHHaH CB43b:

» Ilcxon (outcome) — mepeMeHHast, H3MEPSIONAsA XapaKTePUCTUKY, B
00'bsICHEHUU KOTOPOIl Mbl 3aMHTEPECOBAHDI (I/IH;LI/IBH;LyaJIbHHI?I JTOXOT,
Gespaboruiia, 3a601€BAEMOCTH U T.JI. )

» BoseiicTere (treatment) — cobbiTre WK HOJIUTHKA, KOTOPOE MOTJIO
MOBIHUSTH Ha UCXO (, 0OpasoBaTebHas TPOrPAMMa, MOCOOUe, JTeKapeTBa
v 1)

IIpuHIUNIAIPHO pa3/nIHble HCTOYHUKHN JAHHBIX:

» Crarucruveckue HabJOeHus (observations): MeTeopoIornIecKme
JaHHBIE, ,ZLeMOFpaCbI/ILIeCKaH CTaTHUCTHKA, arperupoBaHHbIC
MaKpPO3KOHOMUYECKHNE ITOKa3aTeJIn n T.A.

> DKcIepuMeHTaTbHbIe pe3yabraThl (experimental data): kuHUUECKEe
HUCIbITaHUA, XUMUYECKHE U 6HOJ’IOFI/I“I€CKI/I€ IKCIIEpPUMEHTBI U T./I.



CJ102kHOCTH B OIl€HKE IPUYINHHDBIX cBdA3eit

» [naBHag npobGaeMa: I KazKI0ro HAOMIOIEHHs MBI 3HAEM TOJBKO OIUH
M3 [MOTEHIHAJBHBIX HCXOJ0B (JeUHJICS UM He JICUNJICH, YIUJICs W He
YUHIICS U T, )

» Mbl He 3HAEeM, KaKoil ObLT OBl HCX0II, ecJii OBl TOT K€ CaMbIil 0ObeKT
MOJIYYIIT JIpyroe Bo3feiicTBue(counterfactual)

» Jlnsa onenku 3 derTa Mbl CPABHUBAEM OOBEKTHI, KOTOPHIE MOJTYYaIn
BO3elicTBIE (treatment group), ¢ TeMu, KTO ero He mosydan (control
group)



[IpobieMa 5HI0r€HHOCTH

OOBIYHO B KW3HW BO3/EHCTBHE PACIPEIe/IAeTCsl, NCXOA U3 KAKUX-TO
BazKHBIX XapaKTCPUCTUK

» VuupepcureTckoe 00pa30oBaHKe MOJy4ai0T U3HAYAJIbHO 00j1ee YMHbIE U
TaJIAHT/IUBBIC

» UayT JeduThes caMble OOJIbHBIE
» TlomepkKy noydaior cambie 3pOEeKTUBHbIE
» DT XapaKTepUCTHKHU CaMHU IO cebe BIUSIIOT Ha UCXOT,

Cwmererne m3-3a camootbopa (selection bias) — n3Hav“agbHBIE OTIHYHS
I'PYIIIB BO3/eficTBUA OT KOHTPOJIbHOM I'PYIIIIBI



(He)BO3BMOXKHOCTH 9KCIIEPUMEHTOB

«K coxasrennio, B 00IIECTBEHHBIX HAYKAX MBI PEJIKO MOYKEM MPOBEPUTH
KOHKPETHbIE IPEJICKa3aHus 10CPE/ICTBOM SKCIIEPUMEHTOB, CIIEIUaJbHO
CILJIAHUPOBAHHBIX TAKUM 00pa30oM, 4TOObI 3JTUMHHUPOBATH Hanbo/1e€ BayKHbIE
BosMmymmatommue Biausgaugy (Muaron @puaven, 1953)

«DKOHOMHUCTHI, K COKAJICHHIO, HE MOT'YT IIPOBOJIUTH KOHTPOJIHPYEMbIe
9KCIIEPUMEHTHI KaK OMOJIOTH WJIM XUMHKH, IOCKOJIbKY He MOTYT (DUKCHPOBATD
MHOTHe BazKHble (bakTophl. 110106H0 acTpoHOMaM U MeTeopOoJIoraM, OHH
BBIHY 2K JIEHBI TI0JIATATHCS, B OCHOBHOM, Ha Habwoaenus» (ITosr CamyabeoH,

1985)
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C 1990x — sMnupuyecKas peBOJIONNs B SKOHOMUIECKOI HayKe

KBa3I/I—3KCHepI/IMeHTaJIbeIe METOIbI:

» ll3pinedenne TpuInHHBIX 3(HGEKTOB U3 CTATUCTUIECKUX HAOJIIOIEHMIA:
PA3HUIA B PA3INYHNAX, Pa3pbIBHAS PErPECCHsl, CHHTeTHICCKANA KOHTPOID
U mpouee

» [IpumMeHeHHE B 9KOHOMHKE TPYIA, IKOHOMHKE OOIECTBEHHbIX (DHHAHCOB 1
T.JI.
9KCHepI/IMeHTaﬂbHBIe METOObI
» Jlaboparopusie, Lab-in-the-field, [TosieBbie — moBegeHYECKAST IKOHOMUKA
» Randomized Control Trials (RCT) — skonomuka passurnst



One Word Tells a Big Story

Share of research papers mentioning "identification"

50%
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* Based on percent of National Bureau of Economics Research public working papers
using the term, 5-year moving average
Source: Henrik Kleven, "Language Trends in Public Economics," July 2018 BloombergOpinion



Getting Experimental
Share of research papers that refer to each of the following types of experiment*

/ Natural experiments or quasi-experiments / Laboratory experiments Randomized controlled trials

25%

20

T T T T T 0
1980 1990 2000 2010 2017

* Based on percent of National Bureau of Economic Research public economics working
papers, 5-year moving average
Source: Henrik Kleven, "Language Trends in Public Economics," July 2018 BloombergOpinion



Tak 3aueM 3KCIIepUMEHTHI?

DKCIEPUMEHT MO3BOJISIET KOHTPOJINPOBATE «ITPOTINE PABHBIEY .

» Pamnjgomusaius: BIOOpKa 13 N 00bEKTOB CIydaifHBIM 00pa3soM
pa3dbMBAETCS HA TPUTMEHT-TPYIITY ¥ KOHTPOJBHYIO IPYIILY

» llpu mocraTouno 6OJBIIONH BHIOOPKE PAaHIOMHU3AIM [103BOJIIET N30€2KATh
CMeleHusi caMooT60opa (KpoMe TOT0, MOXKHO CJIEJIATh JIOHOJTHATETBHY IO
GaTAHCUPOBKY )

» Torma omimynsg MKy TPYIIONH BO3JICHCTBUS U KOHTPOJLHON TPYIITONR —
apdekT Bo3elcTBA, OUUIEHHBIN 0T MTPounX (haKTOPOB

(EcrecTBeHHO, SKCIIEPUMEHT MOYKHO MPOBECTH HE BCETIA).



Panmomuzanuys: rpynmna Bo3ieficTBUs He JIOJMKHA CTATHCTAICCKH
OTJIMIATHCA OT TPYTITHI KOHTPOJIS




Bor Tebe u mnepsasi BbIroOja

DKCIEPUMEHTHI TO3BOJISIIOT AKKYPATHO ONEHUBATH ITPUIUHHO-CJIEICTBEHHDIE
3P dEeKTHl — MbI JIydllle TOHUMAEM, KaK YyCTPOEH MUP



B skonoMuke, Kak B pyTdOJIE, pa3sduparorcs Bce

«ITpobaemy CIIN/Ia Heab3st NpeoaoeTh ¢ IOMOIILIO IPe3epBaTUBOB,
KOTOPbIE, HAIPOTHUB, OCJIOKHAIIOT €e»

ITana Pumckuit benegukt XVI

«BMmecTo pacupocrpanerust npe3epBaTUBOB MbI IIPOIAraHIMPYEM CPEIn
MOJIOIEZKH BEPHOCTDH MAaPTHEPY W HPU3bIBAEM K CO3IaHUIO 30POBOI CeMbH,
5TO Topa3io sddeKTuBHEEY

Jlromvmna Crebenkosa, gemytat Mocropaymerl



[Tomoraer jiu uHGOpMaIUsd O pUCKax?’

Dupas (2011) Do Teenagers Respond to HIV Prevention Information?

Percent HIV Positive

20-24

12.9

25-29 30-34 35-39 4044 4549



HIV: nuzaiin BosieiicTBus

> 328 KeHWHCKUX TKOJ —
IpOTrpaMMa MOJATIOTOBKHI
yaureseit: aro Takoe BIY, kak
OTBeYaTh OTKA30M OT CEKCa

» 113 nux B 71 mkoJie:
nH(OPMUPOBAHUE O PUCKAX B
dopMe JieKnnit U BUIEOYPOKOB




NudopmuposBanue caepupaer pacupocrpanenne BITY

» B rpynne BozgeiicrBus — Ha 28% MeHblIe moApOCTKOBLIX OepeMeHHoCTe

> BepodTHOCTb GepeMeHHOCTH OT MY KYHHBI cTaplile Gojiee 4eM Ha b JieT
camkaercs na 61%

» [lepekarodenne Ha OTHOIIEHHS CO CBEPCTHUKAMUI
» Ot nporpamm aOCTHHEHIHHU dDdeKTa HeT

Duflo, Dupas, Kremer (2015): me6aTsl 0 10J1b3e KOHTPAIEMIMA 3HATUMO
CHI2KaeT MHTeHCHBHOCTD HE3AIIHINEHHOTO ceKca 6e3 yBeJndeHus coo0IaeMoi
CeKCyaJIbHOH aKTHBHOCTH CPeIH MOIPOCTKOB.



Bor Tebe n BrOpasi BHIroOja

DKCIEPUMEHTBI TIO3BOJISIIOT CPABHUBATH IPDEKTUBHOCTD PA3JIMIHBIX MEP, TO
eCcTh paclpeJiessiTh pecypchl Hanbosee 3POeKTUBHO



[Ipumep: nMMyHU3AITIST

Banerjee et al. (2010) Improving Immunization Coverage in Rural India
» Bricokas meTckas cMEePTHOCTh U 3a00J1€BaeMOCTb W3-338 OTCYTCTBUS
BaKIIMHAIINY B PA3BUBAIOIINXCS CTPAHAX
» Ouenb Majas 0/ POAUTEEH TPOBOAUT sl AeTeil TOJTHBI Kypc
IPUBUBOK
» T'unoresa 1: npobiiema Ha cTopoHe mnpejjoxenus. [lioxo padboraior
KJANHUKN, HI3KWI YPOBEHB YCJIYT, BBICOKHME N3JIEPXKKH JTOCTYIIa

» ['unoresa 2: npobieMa Ha cTOpoHe cipoca. Hemnocrarounas
undopmupoBannocTh? [IpeaybexxneHus MpOTUB NPUBUBOK !
[IpoxkpacTunanus?



VMmMvynmnsanus: qu3aiii SKcIepuMeHTa

Hnzaiin:
» 30 mepeBeHb: MyHKTHI
IMMYHU3AIHA
» 30 gepeBeHb: MyHKTHI
IMMYHU3AMAA + MaTePUATHHBIE
CTUMYJIBI (MTAKETHK ¢ dedeBHIel
3a KazKJ0e MOCeIeHue)

> 74 nepeBHU: KOHTPOJIbHAS T'PYIIIIA




78%

CTI/IMYJH/IpOBaHI/Ie yBe/JIn4IuBacT HOJIIO IMOJTHOCTBIO IIPUBUTDLIX rZLeTeI'?'I BJZ1IBOE
74%
%

FIGURE 1. NUMBER OF IMMUNIZATIONS RECEIVED BY
CHILDREN AGED 1-3 YEARS
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BanaTbI Ha CTHUMYJ/IMPOBaHKUE OKYIIatOTCA

FIGURE 3: COSTS PER FULLY IMMUNIZED CHILD
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P cost oF camp

Immunization
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Bor tebe u TpeTbs BbIrOja

DKCIEPUMEHTBI TIO3BOJIAIOT PAa300PAThCs B NPOOIeME B KOHKPETHBIX
00CTOATENILCTBAX BPEMEHU U MECTA.

DKOHOMHUCTHI HE MPOCTO WHIKEHEPHI, KOHCTPYUPYIOIHE MEXaHU3MBbI, 8 KTO-TO
THIIA BOJIONPOBOYKOB, KOTOpble «4UHAT» KOHKperHble nosomku. (Duflo,
«Economists as Plumbers»)



PanmoMmuzanus ajisi SKOHOMUKU pa3BUTHUS

3a mocsienane 10-15 et — orpomusiii poct nybsmkamnuit Ha ocaose RCT B
Pa3BUBAIONIMXCSA CTPAHAX

» OT1mada OT YeI0BEYECKOTO KAIHTAIA

Db dexTuBHOCTH PedhopM 0O6pa3OBAHUS
[Iporpammbl 3/ipaBoOXpaHeHus
CruMmynupoBaHue YUHOBHUKOB U OIOPOKPATOB
JToctyn K (hbuHAHCOBLIM TIPOILYKTaM

Omenka npeamnouTeHnin

BogjieuennocTh coobIecTBa B KOHTPJIb KadeCTBa yCIyT

vVvyVvyvVvYVYyYVvyy

[TonmuTuyeckoe ydacTue U MHOTOe JIpYToe
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Pannomucrol na noabeme
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He nanarmes

PanoMu3supoBaHHbIe UCHBITAHHSI, €CTECTBEHHO, He SBJISIOTCS BOJIIIEOHOM
nuJioJei

» He na kaxKaplil nccjie 0BaTe/IbCKIil BOIPOC MOYKHO OTBETHUTDH C IMTOMOIIBIO
SKCIIEPUMEHTOB

» Pesyabrarsl C/I02KHO HHTEPIPETUPOBATH B O0IIEM PABHOBECHN
» Jlonrocpounbie 3 deKTh

» [IpoGsiema co cTUMy/IaMU TOJIMTUKOB U YUHOBHUKOB: OHH HE BCErJa
3aMTEPEeCOBAHBI B MH(POPMHUPOBAHHON MOJIUTHKE



Yro mounrars IIPO SKCIIEPUMEHTDBI N 3KCIIEPUMEHTATOPOB

[Ipo omneHKy MOJUTHKH B PA3BUBAIONIUXCSA CTPAHAX
» Abhijit Banerjee, Esther Duflo, «Poor Economics»
» Dean Karlan, «More than Good Intentions»
[Ipo sKcrepuMeHThl B pa3BUTHIX CTpaHAX
» Uri Gneezy, John List, «The Why-Axis»
[Ipo urdOpMUPOBAHHYIO MOJUTHKY
» Andrew Leigh, «Randomistas»

» Vuwibam Makackui, «YM Bo 61aro»



Omntaita-pecypol

Marepuassr 06 RCT
» Poverty Action Lab > > >

Jlamubie 0 rI00aTbHBIX PA3IHIUAX B PA3BUTHH
» Gapminder World > > >
» Our World In Data > > >

On1aitH-Ky pCh
» EdX: The Challenges of Global Poverty > > >
» EdX: Foundations of Development Policy > > >
» EdX: Evaluating Social Programs > > >


https://www.povertyactionlab.org/
http://www.gapminder.org/
http://ourworldindata.org/
https://www.edx.org/course/the-challenges-of-global-poverty-5
https://www.edx.org/course/foundations-of-development-policy-5
https://www.edx.org/course/evaluating-social-programs-2

Bwmecto snuora: 9. yduo o npekpacHoii Poccun #petiore OyayInero

«I immediately saw that, as an economist, I can have the best of both worlds.
You can be there but keep your principles intact and say exactly what you
think, and go back to your studies if you are ejected. What you are doing is
meaningful and pertinent and maybe will change something»



